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ABSTRACT

Wave optics simulations of speckle fields can be particularly prone to aliasing when using the angular spectrum
propagator. We examined several methods of mitigating aliasing, which include larger guard bands, output
plane windowing, absorbing boundaries, and an alternative propagator known as the sinc-basis propagator.
We compared the angular spectrum propagator to the sinc-basis propagator and found that, while absorbing
boundaries greatly assisted the angular spectrum propagator, the sinc-basis propagator always achieved lower
root-mean-squared errors for a given array size due to the non-periodicity of the sinc basis. We examined the
computation time as a function of the number of pixels and the root-mean-squared error associated with each
of the propagators. Direct comparisons on same array size configurations primarily indicated that the relative
wall clock time between the two methods depended highly on the core count of the machine. For all machines
tested at the same pixel number, the sinc-basis propagator was generally faster up to a machine dependent pixel
threshold, after which the angular spectrum propagator was faster. For machines with more parallelization, this
threshold was higher and the speed-up of the sinc-basis propagator relative to the angular spectrum method was
larger. It was found that the sinc-basis propagator usually has comparable to shorter computation times than
the angular spectrum method to achieve the same threshold error in simulations on the computers tested.

Keywords: wave-optics simulations, rough-surface scattering, speckle, deep turbulence, aliasing, angular spec-
trum method, sinc basis

1. INTRODUCTION

Wave optics simulations that involve light reflecting off of surfaces that are rough compared to the wavelength
of light—hereafter referred to as rough surface scattering—require accurate representations of the scattered
complex-valued optical field along the propagation volume. We focus on long-range imaging of coherent speckle
fields in this paper, for which we desire the field that scatters off of a distant object into a collecting aperture
after propagating through atmospheric turbulence. In physical reality, coherent light (e.g., quasi-monochromatic
light or laser light) will scatter into 27 sterradians upon reflecting off of a rough object. For long-range imaging,
however, we only care about the scattered wave components that actually reach the aperture and its surrounding
area, which typically have an angular subtense of < 1 mrad. That said, wave optics simulations of long-range
coherent imaging typically require some method to deal with the high spatial-frequency components of the field
that reach the boundary of the propagation volume of interest and wrap around causing aliasing, which must be
avoided to ensure high physical accuracy.

Rough surface scattering of coherent light results in the phenomenon known as speckle,! and propagation
of speckle fields is pertinent to: wavefront sensing and adaptive optics,?3 image reconstruction,®® and 2D and
3D coherent imaging.5 ¥ Accurate modeling of these systems is essential to gauge the performance of real-world
systems. For wave-optics simulations that include atmospheric turbulence, the paraxial angular spectrum (AS)
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propagation method has been used most commonly. This method is a transfer-function representation of the
Fresnel diffraction integral (which is itself a convolution) given by

Us(z2,y2) = ]-"f_wl)fy {exp [—imAzo(f2 + f2)] Ui (fo, fy)} , (1)

where Uy (f,, fy) is the 2D Fourier transform of the input field Uy (z1,y1), A is the wavelength, 2 is the propagation
distance, .Ff_ml’fy denotes an inverse Fourier transform, and Us(x2, y2) is the output field. The coordinates (1, y1)
and (z2,y2) correspond to the input and output plane transverse coordinates, respectively, and the coordinates
(fz, fy) are the spatial frequency coordinates. Although reflection off of rough surfaces results in scattering
at large angles in physical reality, the paraxial approximation still holds here as the angular subtenses of the
collecting aperture when viewed from the object (and the object when viewed from the collecting aperture) are
small. This also means that the paraxial approximation is valid even if the Fresnel numbers associated with the
propagations considered are large (e.g., > 50). Furthermore, atmospheric turbulence ordinarily bends light only
over small angles, which justifies the use of the paraxial approximation.

To model a turbulent atmosphere, we employ the split-step beam propagation method,'? for which we simulate
turbulence within the propagation volume as a series of discrete phase screens that each represent the integrated
phase aberrations within some slab in the volume. In the split-step beam propagation method, one propagates
from screen-to-screen through vacuum while applying a phase to the field at each of the screen locations, which
we refer to as intermediate planes, via a multiplicative phasor. Often the AS method is used for the propagations
between screens.

The AS method expresses the input field in a discrete Fourier basis, which inherently exists in a 2D wrap-
around space in which aliasing can occur. For speckle fields, the innate scattering angles coupled with the
inclusion of distributed-volume, or deep, turbulence means that a large guard band (or zero padding) is typically
required around the object and collecting aperture in order to avoid aliasing. For some scenarios, this can greatly
increase the number of required simulation grid points and, hence, increase simulation runtimes.

Several methods exist to mitigate or prevent aliasing when using the AS method, including guard bands that
scale with turbulence strength,'?!! output plane windowing,'? and absorbing boundaries.'® One alternative to
the AS method is the sinc-basis propagator.'® 14 This method expresses the optical field in a basis of weighted
sinc functions, where each sinc function is a decreasing function in the transverse directions, which is highly useful
in avoiding aliasing of speckle fields altogether. In contrast, the Fourier basis functions of complex exponentials
do not decay in the transverse directions. In this paper we discuss a number of ways to mitigate aliasing during
the propagation calculations including the performance of the AS and sinc-basis propagation methods.

This paper lays out the simulation of speckle fields in deep turbulence via wave optics simulations in a
tutorial-esque fashion. Section 2 discusses the simulation frame work and setup that we use for the remainder
of the paper, Sec. 3 covers some of the methods used to mitigate or avoid aliasing altogether, including the
sinc method, Sec. 4 covers results comparing the AS method to the sinc-basis method, and Sec. 5 concludes the
paper. Appendix A includes some extra figures of the profile view of the propagation volume for several of the
cases examined in Sec. 4.

2. SIMULATION SETUP
2.1 Vacuum propagation

In this section we describe the methodology behind all of the wave-optics simulations shown here, which is heavily
inspired by Schmidt.!® We begin by defining regions of interest in the input and output planes with 1D widths
of Ry and Rs, respectively. These could be regions defined, for example, by an extended object and an aperture,
respectively. We also define the physical array side-length of the input and output planes with 1D widths of L,
and Lo, respectively. In general, we require that L, > R; and Ly > R,. We also define uniform pixel spacings
in the input and output planes, é; and da, respectively, and choose all planes (including the input and output
planes) within the propagation volume to be N, x N, square arrays (although this is not strictly required in
general).
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In wave optics simulations, there is a maximum angular deviation of light which can emanate from a single
point. For rough-surface scattering, which we are primarily concerned with in this paper, light scatters at large
angles in physical reality; however, in wave optics simulations, the maximum computed scattering angle is given
by Omaz = A/01.10 Figure 1 shows the profile view of the propagation volume. In order to ensure physical
accuracy in the rough-surface scattering model, we require that each point in the input plane region of interest
completely fill the region of interest in the output plane with scattered light. This is the case in Fig. 1, where the
scattered light from the edges of the region of interest in the input plane overlap and just barely fill the output
plane region of interest. The area outside of the region of interest in the output plane is physically inaccurate in
this example. Moving forward, we assume that Ry = Ry = R, Ly = Ly = L, §; = 63 = 0 for simplicity.

Input plane
Output plane

Ly = Ny61 Ly = Nypb2

Zo

Figure 1. Diagram showing the formalism used for the propagation of speckle fields in this paper.

Figure 1 shows how knowledge of 6,,,,, can be used to ensure physical accuracy for the speckle field within the
region of interest in the output plane, namely, that each point in the input plane region of interest fills or overfills
the output plane region of interest with scattered light. Figure 1 does not speak the possibility of aliasing in the
propagation volume, however. When the input and output planes have equivalent sampling (i.e., Ry = Ry and
Ly = L), the propagation volume is defined by a square prism with the input and output planes at the ends
of the prism. For the AS method, any light that reaches the boundary of this prism will wrap around to the
opposite side of the propagation volume and alias, which is non-physical. This is shown in Fig. 2, which displays
profile views (i.e., a projection of the 3D irradiance into the x direction) of an example propagation volume with
L =0.3m and zp = 300m for two different input fields. In Fig. 2(a), light scatters from a single on-axis point
and completely fills the output plane such that 6,,,, = L/zo with the small-angle approximation.

This condition where a single on-axis scatterer will just barely fill the output plane is met when N, = L?/(\z),
which is referred to as critical sampling of the AS transfer function.!® In Fig. 2(b), the source consists of one
on-axis scatterer (red) and two off-axis scatterers (blue and green). Note that the coloring of the sources here
is just for illustration purposes. In this example, we see that the blue and green scatterers are located at the
edges of the region of interest in the input plane, and that each scatterer just barely fills the region of interest
in the output plane, which satisfies the physical requirements set previously in the description of Fig. 1. Note,
however, that the light from the blue and green scatterers reaches the edges of the propagation volume and
aliases, resulting in aliased light outside of the region of interest in the output plane. This is acceptable, as we
will crop out the central region of interest in the output plane before any further processing. This condition
where light is aliased outside of the region of interest in the output plane but physically valid inside the region of
interest can be met when Ly = 2Ry and Ly = 2R (i.e., each region of interest is zero-padded by a factor of 2),
and we employ it for modeling rough-surface scattering from extended objects. The framework described above
(propagation through vacuum) adheres to the AS sampling requirements laid out in Chapter 7 of Ref. 10.

2.2 Propagation through turbulence

In the simulations in this study we employed the split-step beam propagation method and used five Kolmogorov
phase screens, where we placed the screens at the centers of five equally-spaced slabs of the propagation volume.
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Figure 2. Profile views of the propagation volume showing (a) an on-axis point scatterer and (b) three point scatterers
propagating from the input plane to the output plane. The diagrams here satisfy N, = L? /(Az0).

We generated the phase screens via the method laid out by Dainty and Lane'® with added subharmonics.
In simulating uniform, distributed-volume turbulence, we found that decreasing the sample spacing for the
intermediate planes in the split-step propagation process yielded more physically accurate results. One could
accomplish this by varying the sample spacing as a function of propagation distance via the scalable angular
spectrum (SAS) method.!?1* However, we accomplish this here by decreasing the sample spacing for all planes
by a factor of 2 and thereby increasing N, by a factor of 2 while holding all other variables constant. Decreasing
the sample spacing, §, by a factor of 2 increases the maximum scattering angle, 0,,4., by a factor of 2, which
could potentially give rise to severe aliasing by the same arguments made with respect to Fig. 2. This change
also violates two of the sampling conditions in Chapter 7 of Ref. 10 (conditions 2 and 4 on page 127). However,
aliasing can be prevented in this case, as is described below.

To prevent severe aliasing, we define input fields at the lower grid resolution [i.e., when N, = L?/(\z)] and
then upsample the fields prior to propagation to the finer grid resolution [i.e., when N, = 2L%/(\z)] via the
chirp-Z transform.'” Upsampling the input fields this way preserves their space-bandwidth product, and prevents
any extra aliasing due to the finer grid resolution. In effect, modeling rough-surface scatterers this way preserves
the qualities of Fig. 2(a): when the input and output plane regions of interest are zero-padded by a factor of 2,
aliasing begins midway through the propagation path, but the output plane region of interest remains free of
any aliasing for vacuum propagation. We used the process outlined here to simulate all propagations of speckle
fields through both vacuum and turbulence.

3. ALTASING MITIGATION METHODS

With the description of simulating speckle fields in deep turbulence complete, we now describe some aliasing
mitigation methods. While aliasing can obviously occur for speckle fields in vacuum—depending on the amount
of zero-padding in the input plane—the techniques laid out here were primarily developed to avoid turbulence-
induced aliasing. In deep turbulence, phase screens located along the propagation path can deviate rays and
cause aliasing in the output plane region of interest, which might not have occurred in the vacuum case.

3.1 Guard bands based on turbulence strength

One option for avoiding aliasing is to expand the regions of interest in the input and output planes while keeping
the source field consistent. This method is inspired by Schmidt'® as well. Imagine a case where one wishes
to propagate speckle field reflecting off of a rough, square plate of width 0.3 m (the input plane) to a circular
aperture of diameter 0.3 m (the output plane).
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In the vacuum case, we would define Ry and Ry to be the widths of the rough, square plate and the aperture,
respectively, and pad the input and output fields by a factor of 2 such that L = L; = Ly = 0.6m. This
methodology is based on the geometric arguments laid out with respect to Fig. 2, and it will ensure that aliasing
is largely avoided in the output (aperture plane) region of interest. However, these arguments do not account
for the field spreading due to turbulence along the propagation path after reflection off of the rough surface.

If the region of interest in the output plane is padded by a factor of 2 (as described above in Sec. 2.1),
spreading due to turbulence can cause aliasing to appear at the edges of the region of interest in the output
plane. To prevent this, one can define a width, R, of the effective region of interest in the output plane as

R/QZR2+61< AZO ) 5 (2)

T0,1—2

where 71,2 is the Fried parameter'® calculated by integrating the weighted index-of-refraction structure pa-
rameter, C2, profile from the input plane to the output plane, and c; is a user-defined constant. The term in
the parentheses in Eq. (2) accounts for spreading due to turbulence. Schmidt!? defines a similar equation in his
analysis (Chapter 9), which recommends ¢; > 2. We use ¢; = 2 for the simulations in this paper that include
deep turbulence.

Equation (2) accounts for light spreading upon propagation from the input to output plane, but such spreading
could also occur if back-propagating from the output to input plane (e.g., if reconstructing a coherent image of
the input plane object after cropping the field in the output plane with an aperture). To account for this, we
define a similar width, R, of the effective region of interest in the input plane via

A
Rg:Rl+cQ( ) , (3)

T0,2—1

where 79,21 is the Fried parameter'® calculated by integrating the weighted C2 profile from the output plane to
the input plane, and ¢z is a user-defined constant. Note that, upon examining Egs. (2) and (3), even if R; = Ra,
R and R} can differ depending on the C2 profile. Here, for simplicity, we simulate uniform C? profiles and
enforce ¢; = cp such that R} = R}. Note, using effective regions of interest that are larger than the original
will increase the number of grid points, N,, in the simulation as well as decrease the grid sample spacing. For
example, consider the case where Ry = Ry = 0.3m, A = 1.5pm, zp = 2km, r9 152 = 70,21 = 2cm, and
¢1 = c2 = 2. In this case R) = R} = 0.6m, and the increased widths of the effective regions of interest cause N,
to quadruple when compared to the case where R, = R} = 0.3m. This is because (in accordance with Sec. 2.2)
we enforce that L = 2R} = 2R} = 1.2m and N, = 2L?/(Azp). Recall that the factor of 2 in the equation for N,
is included to ensure proper sampling of the intermediate planes along the propagation volume.'' As a result,
the grid sampling halves when compared to the case where R), = R} = 0.3 m.

3.2 Output plane windowing

Output plane windowing (also referred to as receiver plane windowing/filtering!? or the super aperture method'?)
effectively reduces the bandwidth of the source field in the input plane such that the scattering angle from each
pixel is less than 6,,,,. Recall that when simulating deep turbulence (and in all of the subsequent simulations),
we upsample the source fields from a coarser grid, such that 6,,,, = A\/(26). Output plane windowing limits the
scattering angle of the source field even further by generating a filtered version of the original source field. The
purpose of this filtering is to reduce turbulence-induced aliasing. We generate this filtered source field according
to the following steps:

1. Propagate the original source field through vacuum to the output plane.

2. Apply a window to the output field that is ideally unity (or near unity) over the output plane region of
interest and gradually tapers off near the edge of the propagation volume.

3. Propagate back to the input plane.
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The goal of step 2 above is to limit the bandwidth of the input plane somewhat in an effort to reduce aliasing.
One must take care to ensure that the window in the output plane has an effective support that is larger than the
output plane region of interest, but smaller than the total output plane array size. Figure 3 shows some profile
views of light scattering off of a rough square plate. For context, in these figures, the propagation axis (the
z-axis) is orientated horizontally, and one of the transverse axes (the y axis) is oriented vertically. These profile
views of the light display a projection of the irradiance of the light over the z-axis (into the page) within the
propagation volume. Here, Ry = Ry = 0.3m, A = 1.5pm, zg = 2km, rg12 = ro2—1 = 2cm, and ¢ = ¢ =0
(i.e.,, R} = Ry and R}, = Rs). All of the profiles in Fig. 3 were generated with 5 phase screens placed along the
propagation path. Note that projecting the irradiance along the z-axis effectively averages some of the speckle
noise in the propagation volume, resulting in the smooth irradiance distributions in Fig. 3. Had we displayed a
slice of the propagation volume instead, the speckle contrast would be much greater.

Figure 3(a) shows the profile view of the propagation volume with no attempt to mitigate aliasing. In vacuum,
the output plane region of interest (which is padded by a factor of 2), would be largely free of aliasing. However,
in this case Ry /ro,12 = 15, so the presence of turbulence induces aliasing into the output plane region of interest.
One can observe the aliasing past z = 1000 m as rays of light wrap around from the bottom of the propagation
volume and appear at the top, and vice-versa. Figure 3(b) shows the profile view of the propagation volume
after output plane windowing is applied (resulting in a source field with a reduced bandwidth). In this case, a
Tukey window was applied in the output plane to limit the bandwidth of the source field. The uniform region of
the window took up 60% of the output plane, and the tapered region on either side of the uniform region took
up 10% of the output plane. The aliasing is obviously lessened in this case due to the reduced spread of the rays
from the rough object. However, one can observe that the rays with the largest scattering angle magnitudes are
still aliasing. To avoid this, one could make the output plane window smaller; however, it is good practice to
make the output plane window larger than the output plane region of interest to allow for rays that would have
missed the region of interest in the vacuum case to potentially enter the region of interest in the turbulence case.

3 B 3 0.3
0 200 400 600 800 1000 1200 1400 1600 1800 2000 0200 400 600 800 1000 1200 1400 1600 1800 2000 0 200 400 600 800 1000 1200 1400 1600 1800 2000

(a) (b) (c)
Figure 3. Profile views of the propagation volume of light reflecting off of an optically-rough, square plate through deep
turbulence (5 phase screens). Here we see (a) the base propagation with no aliasing mitigation employed, (b) output
plane windowing employed, and (c) absorbing boundaries employed. The propagations here set ¢1 = c2 = 0 and satisfy
N, = 2L? /(Az0) in order to properly sample the intermediate planes in the propagation volume.

In practice, we recommend using guard bands—as described in Sec. 3.1—that scale with turbulence in
conjunction with output plane windowing if one desires to use it to avoid aliasing with the AS method. In
general, results can vary depending on the size and profile of the window applied in the output plane. As
a side note, output plane windowing is also helping in avoiding sampling errors in propagated fields that have
propagated through deep turbulence (an issue that is separate from aliasing). For example, Sec. 2.2 recommended
increasing N, to 2L%/(A\zg) to avoid such errors when propagating through turbulence, but we have found that,
in practice, one can utilize fewer pixels across the propagation arrays [i.e., N, < 2L?/(Az29)] if output plane
windowing is used. This is essentially due to the fact that output plane windowing reduces the bandwidth of
the source field, resulting in fewer required samples across the intermediate planes in the propagation volume.
One could low-pass filter the fields at each intermediate plane to achieve a similar effect, and we have also
demonstrated this in simulation.
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3.3 Absorbing boundaries

Absorbing boundaries are an aliasing mitigation technique described by Schmidt!? as well. This is a straight-

forward method where one applies a tapered absorbing window to the field at each intermediate plane in a
split-step propagation. This has the effect of reducing light that has the potential of aliasing. Although this
method was developed to prevent turbulence-induced aliasing, it is a useful technique for avoiding aliasing of
speckle fields that propagate through vacuum as well. Figure 3(c¢) shows a profile view of the propagation volume
with absorbing boundaries at each of the 5 intermediate planes. For the absorbing boundary profiles, we used
Tukey windows where the uniform region of the window took up 75% of the intermediate plane, and the tapered
region on either side of the uniform region took up 10% of the intermediate plane. As was the case with output
plane windowing, results may vary depending on the number of intermediate planes where absorbing boundaries
are applied and the profile of each absorbing window. Usually absorbing boundaries are only used where phase
screens are located along the propagation path, but one could think of pathological cases where one might desire
absorbing boundaries at locations where there is no phase screen (e.g., when simulating speckle fields in vacuum
using the AS method).

One consequence of using absorbing boundaries is the potential for light to diffract off of the absorbing
boundaries themselves into the region of interest in the output plane. If the taper from the uniform region of
the absorbing window to the edge of the boundary is smooth enough, this diffracted light will be negligible.
However, there are cases where the effects of diffraction are noticeable. In one example, we examined the
sidelobes in images formed with a circular aperture and tapered square Tukey absorbing boundaries placed along
the propagation path. The jinc sidelobes due to diffraction off of the circular aperture were quite noticeable, but
secondary sinc-like sidelobes of lesser magnitude were evident as well, due to the diffraction off of the absorbing
boundaries, which is non-physical. Despite that, absorbing boundaries are a valid method for the reduction of
aliasing with proven success.

3.4 Sinc-basis propagation

One option to completely prevent aliasing is to use a propagator that employs a non-periodic basis, as opposed
to the periodic Fourier basis set used in the AS method. We explore the sinc-basis propagator described by
Cubillos and Jimenez,'® 14 and we describe the basic theory behind the use of the propagator for the Fresnel
diffraction integral.

To start, we assume that the field in the input plane, U; (21, y1), is band-limited; i.e., its spectrum completely
fits into a square space of width 2Wj (so in 1D the support of the spectrum fits within the interval [—Wp, W)).
According to the Whittaker-Shannon interpolation theorem,?’ one can express Uy (r1,%1) (as long as it is band
limited) in terms of an infinite sum of sinc functions, i.e.,

o0

Ui(z1,y1) = Z i U1, mnsinc (% — m) sinc (%1 — n) , (4)

m=—00 nNn=——0o0

where Uy, is the sampled version of Uy(x1,y1) and m and n are integers that index the sample locations.
Defining § = 1/(2W), then Eq. 4 requires that W > Wy (i.e., the input function must be at least Nyquist
sampled).

The Fresnel diffraction integral, in convolution form, is given by

eikza

Ua(x2,y2) = (h* Up)(x2,y2) = e

/7 exp {;:O {(iﬂz —21)? + (y2 — yl)z} } Ui(z1,y1) dzadyr ., (5)

where h(z1,y1) = %% /(iXz0) exp {[im/(A20)] (z1% + y1?) } is the Fresnel propagation kernel and * denotes a 2D
convolution. If we define the solution of the Fresnel diffraction integral for a single, on-axis sinc function input,
i.e.,

D(2,y2) = [h(xh y1) * sinc (%) sinc (%)} (r2,92) (6)
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then after plugging Eq. (4) into Eq. (5)—and because the Fresnel diffraction integral is linear, shift-invariant—
we can express Us(x2,y2) as an infinite summation of weighted, shifted versions of ® (2, y2):

Us(w2,y2) = Z Z Ul mn®(x2 — md,y2 —nd) . (7)

m=—oo Nn=——00

All that is left to determine is the solution to ®(z2,y2). We accomplish this by expressing ®(zq,y2) in the
transfer function representation of the Fresnel diffraction integral, i.e.,

@z, y2) = O°F ), {m, furect (5%) et <2J;v>} ’ Y

where }NL( fus [y) = €20 exp[—imAzo(f2 + ny)] is the free-space optical transfer function. Expanding Eq. 8 yields

_ wow
(22, ys) = €05 /441 [Wexp[—iWAZO(fﬁ + £yl exp[—i2n(fawa + fyya)] dfzdfy 9)

after leveraging the rect functions to change the bounds of the integrals. Following along with Cubillos and
Jimenez,'3 14 we can express Eq. (9) in terms of the Fresnel sine and cosine integrals, which are given by

S(z) = /O-@ sin(p?) dp; C(z) = /037 cos(p?) dp . (10)

We can now write '
(22, y2) = " p(2)p(y2) (11)

where

o) = [ L exp (19203) (Cl0es) = Clu) = 500) — S} (12)

2z k
e = +7 zW—szQ (13)

and ¢(y2) is defined similarly but with all arguments of zo swapped with y2. Thus, for the Fresnel diffraction
integral, one can compute an analytic solution for ®(z2,ys) for a given propagation geometry.

and

In practice, all that is needed to evaluate Eq. (7) is to truncate the infinite summation such that it encompasses
the support of the sampled input field, Uy . Assuming the infinite summation is truncated such that it spans
from —N,/2 to N,/2 in both dimensions (assuming N, is even), Us(z2,y2) becomes a discrete convolution,

namely
N, N,

U2($27’y2) = Z Z Ul’mn(b(l‘g — m&, Yo — né) . (14)

m=—Np,/2m=—Np/2

One can solve Eq. (14) via circular convolution after padding Uj ., and ®(z2,y2) by a factor of 2 in each
dimension. Cubillos and Jimenez'®'# also express Us(x2,92) in terms of the product of three N, x N, matrices
[Eq. (66) in Ref. 13 and Eq. (29) in Ref. 14], which is the method we employ for most of the remaining simulations
in this paper, save for a brief comparison on the computation times between the two methods in Sec. 4.

4. RESULTS

We now examine qualitative and quantitative results comparing the AS method and the sinc-basis propagation
method. We examine two base scenarios: (1) propagation through deep turbulence, and (2) propagation through
deep turbulence with absorbing boundaries at each intermediate plane. For each scenario we used zyp = 2km,
A=15um, Ry = Ro = R=03m, ¢; = c3 =2 (i.e., Ry =2R; = 0.6m and R, = 2Ry = 0.6m). The use
of larger guard bands results in a zero-padding factor of 4 around the input source field. Additionally, deep
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turbulence with a uniform C?2 profile was simulated via the split-step beam propagation method with 5 phase
screens. For each case, the input source field was an optically-rough, 0.3 m x 0.3 m square plate that was uniformly
illuminated.

For each of the base scenarios described above, we generated “truth” fields for the two propagators studied
here: the AS method and the sinc-basis method. For each propagator, the truth field was the complex field
collected in the central Rs X Ry region in the output plane. To compare the two propagators, we reduced the
amount of zero padding in the input plane via cropping while keeping the sample spacing the same for the
input fields and compared the resulting field in the central Rs X Rs region in the output plane to the previously
collected truth field for that propagator. In this way, each propagator was judged relative to its own best case
scenario.

We found output plane windowing (see Sec. 3.2) to be effective both at reducing artifacts in the output plane
due to sampling errors of the intermediate planes in the split-step beam propagation method!! and reducing
aliasing. Absorbing boundaries (see Sec. 3.3) were more effective at reducing aliasing specifically, especially for
larger numbers (greater than 3) of phase screens distributed along the propagation path. For this reason, we
included absorbing boundaries in scenario (2) here, but did not include output plane windowing. Both scenarios
(1) and (2) make use of increased guard bands based on turbulence strength, described in Sec. 3.1.

We parameterized our study with, @, which is defined as the ratio of the propagation volume transverse
width, L, to the width of the input plane region of interest, R;. This means that @ effectively describes the
amount of zero padding present around the input plane source field. For both scenarios (1) and (2), we generated
truth fields with Q = 4.

Our error metric was the root-mean-square (RMS) error given by

2
. Zz27y26[_R2/27R2/2]2 |Utruth (1'2, y2) - U2 (an y2)|

RMSerror N2 ’

(15)

where Uypytn (22, y2) is the truth field for a given propagator and N was the linear number of pixels across the
region of interest in the output plane.

4.1 Qualitative results

Each of the subfigures in this section shows the amplitude (left, with colormap gray) and phase (right, with
colormap parula) of the cropped Rs x Rs center of the output plane (i.e., the output plane region of interest).
This region of interest is where we would potentially truncate the field with an aperture, for example. Note
that the fields here have also been collimated by multiplying the output by a thin lens function of the form
exp[—im/(A20) (23 + y3)] in order to better interpret the phase of each plot.

4.1.1 Scenario (1)

For scenario (1) (propagation through deep turbulence with Q@ = 4 for the truth fields), Fig. 4 shows the complex
fields (both amplitude and phase) for (a) the truth case where @ = 4 and (b) the case where @) = 2 for the AS
method. Figure 4(a) shows the truth case for a field of speckle and scintillation. When we decreased @ to 2, as is
the case for Fig. 4(b), aliasing corrupted the entire region of interest in the output plane. This case exemplifies
how deep turbulence can severely exacerbate aliasing and how even a substantial guard band of @ = 2 does not
suffice for the AS method. Figure 5 shows results formed with the sinc-basis propagator. The truth field, shown
in Fig. 5(a), looks nearly identical to the results for @ = 2, shown in Fig. 5(b), which indicates a lack of aliasing.

For scenario (2) (propagation through deep turbulence with absorbing boundaries and with @ = 4 for the
truth fields), Fig. 6 shows the complex fields (both amplitude and phase) for (a) the truth case where Q = 4 and
(b) the case where @ = 2 for the AS method. For the absorbing boundaries, we used Tukey windows where the
uniform region of the window took up 75% of the intermediate plane, and the tapered region on either side of the
uniform region took up 10% of the intermediate plane. Figure 6(a) shows a similar speckle and scintillation field
to Fig. 4(a) because they were formed from the same realizations of speckle and turbulence. When we decreased
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Figure 4. Complex fields in the region of interest of the output plane for scenario (1) and the AS method. Here, (a)
displays the truth field where Q = 4 and (b) displays the case when @ = 2. In each subfigure, the amplitude is on the
left and the phase is on the right.

(b)

Figure 5. Complex fields in the region of interest of the output plane for scenario (1) and the sinc-basis method. Here,
(a) displays the truth field where @ = 4 and (b) displays the case when @ = 2. In each subfigure, the amplitude is on the
left and the phase is on the right.

Q to 2, as is the case for Fig. 6(b), aliasing induced errors in the region of interest in the output plane, but the
field is still recognizably similar to the field in Fig. 6(a). Note that the only difference between Figs. 6(b) and
4(b) is the inclusion of absorbing boundaries at the intermediate planes for Fig. 6(b), so it is quite clear that
absorbing boundaries can help mitigate aliasing a great deal for speckle fields formed with the AS method. As
mentioned in Sec. 3.3, the benefits of absorbing boundaries can vary greatly depending on the distribution and
profiles of the absorbing windows themselves.

Figure 7 shows results that are similar to Fig. 5. The truth field, shown in Fig. 7(a), looks nearly identical
to the results for @ = 2, shown in Fig. 7(b), which again indicates a lack of aliasing. There are extremely
subtle qualitative differences between Figs. 7(b) and 5(b). For example, there are faint horizontal fringes (that
look non-physical) in the amplitude of Fig. 5(b) at approximately (0.04m,0.03m) (the case with no absorbing
boundaries). These fringes are not visible at the same location in Fig. 7(b) (the case with absorbing boundaries),
which indicates that absorbing boundaries may have some positive effects for the sinc-basis propagator as well.

We theorize that absorbing boundaries assist the sinc-basis propagator when the field at the intermediate
planes overfills the propagation grid. Although no aliasing will occur for the sinc-basis propagator, the field
at each intermediate plane becomes the new effective source for the subsequent propagation. When this field
overfills the propagation grid, it imposes sharp discontinuities at the edges of the propagation grid, which could
induce artifacts in the final output plane. Absorbing boundaries ensure that the effective source fields at each
intermediate plane have some “wiggle room” at the edges of the propagation grid, which, in turn, prevents sharp
discontinuties in these fields. Appendix A shows the profile views of the propagation volumes shown here, where
one can plainly see cases where the fields propagated via the sinc-basis method overfill the propagation grid,
especially for larger z.
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Figure 6. Complex fields in the region of interest of the output plane for scenario (2) and the AS method. Here, (a)
displays the truth field where Q = 4 and (b) displays the case when @ = 2. In each subfigure, the amplitude is on the
left and the phase is on the right.

e :
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Figure 7. Complex fields in the region of interest of the output plane for scenario (2) and the sinc-basis method. Here,
(a) displays the truth field where @ = 4 and (b) displays the case when @ = 2. In each subfigure, the amplitude is on the
left and the phase is on the right.

4.2 Quantitative results

Now we report the quantitative results obtained in this study. We begin with Fig. 8, which shows RMS error
versus (@ for the three scenarios explored here. The error bars in these plots correspond to £1 standard deviation
calculated over 10 independent realizations.

Figure 8(a) shows the results for scenario (1), which corresponded to propagation through deep turbulence
with @ = 4 for the truth fields and no absorbing boundaries. Here, the AS method error balloons as @ decreases
due to the introduction of turbulence, which causes more severe aliasing. The sinc-basis method does experience
an increase in error as () decreases, but it is much more robust to decreasing Q. The RMS deviation between
the truth fields for the AS and sinc-basis methods was 0.0115, on average, for scenario (1).

Figure 8(b) shows the results for scenario (2), which corresponded to propagation through deep turbulence
with @ = 4 for the truth fields and with absorbing boundaries located at the intermediate planes. Here we can see
the large benefits of including absorbing boundaries at the intermediate planes for the AS method. The error for
the AS method still increases as @) decreases, but does not reach the same heights as Fig. 8(a), where absorbing
boundaries were not included. This may prompt one to suggest placing absorbing boundaries along the path
for the vacuum case as well. While this would certainly reduce the error for the AS method, it would come at
the cost of additional computation time, since the AS method requires two fast Fourier transforms (FFTs) per
propagation step. Figure 8(b) does not indicate a substantial change in the RMS error for the sinc-basis method
with the inclusion of absorbing boundaries. However, we have noticed small changes qualitatively, described
in Sec. 4.1, that suggest that the sinc-basis method could benefit from absorbing boundaries when propagating
through multiple phase screens, which warrants further exploration. The RMS deviation between the truth fields
for the AS and sinc-basis methods was 0.0020, on average, for scenario (2). The decrease from scenario (1) is
likely due to implementation of absorbing boundaries, which reduces the potential for aliasing in the AS method.
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Figure 8. RMS error results for both the AS and sinc-basis methods for (a) scenario (1), and (b) scenario (2). The results
are an average of 10 independent realizations of speckle and turbulence and the errorbars correspond to +1 standard

deviation. Note that for all array sizes explored here, the sinc-basis method was able to obtain smaller RMS error values
than the AS method.

Next, we profiled the run-times of a single propagation step on 3 different computational platforms within
the MATLAB environment. To show the fastest possible run-times and to take full advantage of the GPU
available to us, we used single precision for all of the computations we timed. In particular, we examined FFT
and matrix-based implementations of the AS and sinc-basis methods. For an N, x N, array, the FFT-based
AS method consists of 2 2D FFTs and one element-wise multiplication. The matrix implementation of the AS
method replaces each 2D FFT with a triple matrix product of N, x N, DFT matrices,?!*?? requiring a total of
two triple matrix products and one element-wise multiplication. The matrix multiplication form of the sinc-basis
method requires a single matrix triple product of IV, x IV, matrices where each matrix is a Toeplitz matrix. The
FFT-based sinc-basis method corresponds to replacing each matrix multiplication operation with N, 1D FFTs
of size 2N, through embedding each Toeplitz matrix into a circulant matrix.?3 The three systems we profiled
wall clock times on were an AMD EPYC 7402P CPU with 24 cores at 2.8 GHz, a dual Intel Xeon Gold 6152
workstation with a total of 44 cores at 2.1GHz, and a NVIDIA GeForce RTX 3070 Ti GPU that has 6144 CUDA
cores at 1.575 GHz.

Figures 9(a)-9(c) show plots of the computational time of each single step propagation as a function of NV, and
Figs. 9(d)-9(f) plot the computational time required to achieve a given error tolerance. Focusing on Figs. 9(a)—
9(c), we observe completely expected results. In the following discussion we omit the DFT implementation of
the AS method, as it is the slowest method of all on every platform because it suffers from requiring twice as
many consecutive operations relative to the other methods. To understand why these results are expected, it
is important to recall two facts. First, matrix multiplication is an embarrassingly parallel algorithm (it can be
partitioned without communication between processes), and second, the parallel FFT requires communication
between processes. Therefore, for sufficiently small sizes of the matrix relative to the core count of the machine,
matrix multiplication can outperform the FFT. Thus, as the core count rises, matrix multiplication operations
can profit substantially more than FFT algorithms provided the sizes of the arrays of interest remain fixed.

Next, returning to the results, this is why the sinc-basis matrix multiplication method goes from being the
fastest (or equally fastest) method for sizes of N, < 512 on the 24 core machine in Fig. 9(a) to always being
the fastest method in Fig. 9(b) on the 44 core machine. A similar trend is observed on our GPU in Fig. 9(c).
Sizes of IV, < 600 are substantially accelerated for the sinc-basis matrix multiplication method over the AS
FFT method. The flat behavior of the AS FFT method in Fig. 9(c) indicates that the method is maximally
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parallelized over the number of cores, and is mainly limited by the core clock speed (due to communication of
the algorithm). However, as seen in the CPU cases [i.e., Figs. 9(a)-9(b)], an increase in the number of cores
on the GPU will lead to further substantial gains for the sinc-basis matrix multiplication method and for larger
N,. Since GPUs primarily grow in core count over core frequency, the sinc-basis matrix multiplication method
will continue to improve as the core count of new GPU models continue to climb. For CPUs with smaller core
counts, the AS FFT and the sinc-basis method implemented with the FFT will generally be comparable to each
other [see Figs. 9(a)-9(b) for the largest sizes]. However, the time for operations of a certain array size only tells
a portion of story.

Recall that all forms of the sinc method required significantly smaller N, to reach a given error threshold [as
shown in Fig. 8]. When we define a threshold for tolerable error in the region of interest of the output plane,
then the requisite number of grid points while using the sinc-basis propagator is naturally reduced. For example,
if RMS errors ~ 0.05 are tolerable, then we can reduce @ to 1.2 for the sinc-basis propagator and get an effective
speed up over the AS method that is not accounted for in Figs. 9(a)-9(c). Note that these results are specific
to these speckle simulations, and speeds ups for the sinc-basis method can be even larger for other types of
simulations.'?

In Figs. 9(e)-9(f) we plot the error for the fastest implementation of each method as a function of the time
of each single propagation step. Generally, we see that the sinc-basis method provides an acceleration of at
least two to eight times to reach a given error tolerance. The only exception to this trend is larger array sizes
on our GPU. The large error bars in this regime would not disappear despite more samples being averaged,
indicating that full timing of the split-step beam propagation is needed to accurately gauge performance due to
noise from background process scheduling. Furthermore, we remark that as the core count is increased on the
GPU, we would expect the red line in Fig. 9(f) to shift to the left of the blue line as discussed earlier. Finally
we remark that relative performance of different methods depends on core counts, core clock speeds, and desired
error thresholds. Therefore, we recommend that every user should profile their desired methods on their machine
with the minimum required number of pixels and minimum precision needed to obtain optimal speeds for their
simulations. For example, here we found the sinc method generally sped up execution of the code, but the correct
type of implementation for a given size needed to be identified.

5. CONCLUSIONS

In conclusion, we have demonstrated methods for propagating speckle fields in deep turbulence using the angular
spectrum (AS) method, as well as several aliasing mitigation methods including: guard bands that scale with
turbulence, output plane windowing, and absorbing boundaries. Moreover, we implemented an alternative
propagator known as the sinc-basic propagator that is free from any aliasing. We demonstrated that both
propagators can be implemented with the split-step beam propagation method to model distributed-volume
turbulence within a propagation volume.

We qualitatively demonstrated the harmful effects of aliasing for the AS method, which are present even for
propagations through vacuum, as well as the fact that the sinc-basis method exhibits no aliasing. We showed that
large errors due to aliasing appear for the AS method when the padding factor, @, around the input plane source
field and propagated field decreases. Absorbing boundaries greatly aid the AS method in reducing aliasing, and
we theorize that they provide some small benefits to the sinc-basis method as well. One could employ absorbing
boundaries in vacuum propagations with the AS method, but at the cost of increasing the number of propagations
per simulation.

For the AS method, one requires > 2 for vacuum propagations, and even larger () for deep turbulence
conditions depending on turbulence strength. For example, for the turbulence conditions simulated here, we
recommend () > 4 without the use of absorbing boundaries and ¢ > 3 with the use of absorbing boundaries.
For the sinc-basis method, one requries @ > 1 for vacuum propagations and slightly larger @) for deep turbulence
conditions depending on turbulence strength. For example, for the turbulence conditions simulated here, we
recommend @ > 1.25 with or without the use of absorbing boundaries.

We timed the AS and sinc-basis propagators implemented with FFTs and matrix multiplications on two
CPUs and one GPU. First, we examined computation times as a function of array size. Up to a given critical
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Figure 9. Left column: AMD EPYC 7402P CPU (24 cores at 2.8 GHz). Middle column: 2x Intel Xeon Gold 6152 (2 x 22
cores at 2.1 GHz). Right column: NVIDIA GeForce RTX 3070 Ti (6144 CUDA cores at 1.575 GHz). All cases are with
absorbing boundaries. Top row: time versus number of linear pixels for (a) the 24 core CPU, (b) the 2 x 22 core CPU,
and (c) the GPU. Bottom row: RMS error versus fastest computation time per propagation step (which varied with Np)
of each method for (d) the 24 core CPU, (e) the 2 x 22 core CPU, and (f) the GPU. Each time error bar is the results of
100 realizations (400 for GPU).

pixel count, Ny, the matrix implementation of the sinc-basis method was the fastest method, followed by the
FFT-based AS method, and the FFT-based AS method was fastest for arrays larger than N;. The speed-up
and Ny that demarcated where sinc-basis matrix multiplication was fastest depended on the core count of the
machine. The higher the core count, the larger the demarcating Ny and the speed-up for the sinc-basis matrix
multiplication method. By taking into account the relaxed zero-padding constraints of the sinc-basis method,
it was found that, when comparing the AS method and sinc-basis method for RMS errors of ~ 0.01 and above,
the appropriate sinc-basis method implementation had a lower computation time than the AS method on all the
machines tested.

APPENDIX A. PROFILE VIEWS OF THE PROPAGATION VOLUME

This Appendix shows the profile views of the propagation volume for several of the cases simulated in Sec. 4.

A.1 Scenario (1)

Figure 10 shows the profile views of the propagation volume for scenario (1), generated by the AS method. Here,
(a) shows the truth field, which was generated with @ = 4, and (b) and (c) show the cases where Q = 3 and 2,
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respectively. Here, aliasing is due to both the propagation of speckle fields and deep turbulence.
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Figure 10. Profile views of the light for scenario (1) and AS propagation where (a) is the truth case and Q = 4, (b)
corresponds to @ = 3, and (c) corresponds Q = 2.

Figure 11 shows the profile views of the propagation volume for scenario (1), generated by the sinc-basis
method. Here, (a) shows the truth field, which was generated with @ = 4, and (b) and (c) show the cases where
@ = 3 and 2, respectively. Aliasing is not present at all, even though the propagated field obviously fills the
propagation grid for z > 3zy/4.

0.6 0.3
0 200 400 600 800 1000 1200 1400 1600 1800 2000 0 200 400 600 800 1000 1200 1400 1600 1800 2000 0200 400 600 800 1000 1200 1400 1600 1800 2000
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Figure 11. Profile views of the light for scenario (1) and sinc-basis propagation where (a) is the truth case and @ =4, (b)
Q@ =3,and (c) Q@ =2.

Figure 12 shows the profile views of the propagation volume for scenario (2), generated by the AS method.
Here, (a) shows the truth field, which was generated with @ = 4, and (b) and (c) show the cases where Q = 3
and 2, respectively. Aliasing is due to both the propagation of speckle fields and deep turbulence. The inclusion
of absorbing boundaries greatly reduces aliasing along the propagation path.

Figure 13 shows the profile views of the propagation volume for scenario (2), generated by the sinc-basis
method. Here, (a) shows the truth field, which was generated with @ = 4, and (b) and (c) show the cases where
@ = 3 and 2, respectively. Aliasing is not present at all, even though the propagated field obviously fills the
propagation grid for z > 3zp/4. We expect that the inclusion of absorbing boundaries somewhat aids in the
sinc-basis propagation, especially after the propagated field fills the propagation grid. Still, no aliasing is present.
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Figure 13. Profile views of the light for scenario (2) and sinc-basis propagation where (a) is the truth case and @ =4, (b)
Q =3, and (c) Q =2.
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